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A PIECEWISE LINEAR FEM FOR AN OPTIMAL CONTROL PROBLEM
OF FRACTIONAL OPERATORS: ERROR ANALYSIS ON CURVED DOMAINS *

ENRIQUE OTAROLA'

Abstract. We propose and analyze a new discretization technique for a linear-quadratic optimal
control problem involving the fractional powers of a symmetric and uniformly elliptic second order
operator; control constraints are considered. Since these fractional operators can be realized as the
Dirichlet-to-Neumann map for a nonuniformly elliptic equation, we recast our problem as a nonuni-
formly elliptic optimal control problem. The rapid decay of the solution to this problem suggests a
truncation that is suitable for numerical approximation. We propose a fully discrete scheme that is
based on piecewise linear functions on quasi-uniform meshes to approximate the optimal control and
first-degree tensor product functions on anisotropic meshes for the optimal state variable. We provide
an a priori error analysis that relies on derived Holder and Sobolev regularity estimates for the optimal
variables and error estimates for a scheme that approximates fractional diffusion on curved domains;
the latter being an extension of previous available results. The analysis is valid in any dimension. We
conclude by presenting some numerical experiments that validate the derived error estimates.

Mathematics Subject Classification. 35R11, 35J70, 49J20, 49M25, 656N12, 65N30.

Received August 11, 2015. Revised October 6, 2016. Accepted October 10, 2016.

1. INTRODUCTION

In this work we shall be interested in the analysis of a new solution technique for a linear-quadratic optimal
control problem involving the fractional powers of an uniformly elliptic second order operator; control constraints
are considered. Before describing such a discretization technique, we follow [5] and illustrate the PDE-constrained
optimization problem we are interested in. Let {2 be an open and bounded domain in R™ (n > 1) with Lipschitz
boundary 9f2. Given s € (0,1) and a desired state ug : 2 — R, we define the cost functional

1 0
T(1,2) = 5l = vallEaga) + Slel2eqay: (1)

where ¥ > 0 denotes the so-called regularization parameter. We shall be concerned with the following PDE-
constrained optimization problem: find

min J(u,z), (1.2)
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subject to the fractional state equation
Lu=2zin §2, u =0 on 042, (1.3)

and the control constraints
a<z(x')<b ae 2 in . (1.4)

Throughout this work we assume that a,b € R satisfy the property a < 0 < b. The operator £*, with s € (0, 1),
is a fractional power of the second order, symmetric and uniformly elliptic operator

Lw = —divy (A2 )Vrw) (1.5)

supplemented with homogeneous Dirichlet boundary conditions. The matrix of coefficients A(2’) is bounded
and measurable in 2 and satisfies a uniform ellipticity condition. For convenience, we will refer to the optimal
control problem (1.2)—(1.4) as the fractional optimal control problem.

Recently, the analysis of regularity properties of the solution to fractional PDE has received a tremendous at-
tention: fractional diffusion has been one of the most studied topics in the past decade [12-14,45,51]. Concerning
applications, capturing the essential behavior of fractional diffusion is fundamental in science and engineering
since it allows for understanding of applications where anomalous diffusion is considered [1], complex phenomena
in mechanics [7], turbulence [17], nonlocal electrostatics [36], image processing [29] and finance [38]. In many of
these applications, control problems arise naturally [5, 6].

Regarding the numerical analysis literature, the approaches advocated for fractional diffusion are mainly
divided in two categories. The first one is based on an approximated spectral representation that requires the
solution of a large eigenvalue problem [34,35,55]. The second approach is based on the singular integral definition
of fractional diffusion: the obtained matrices are dense and the presence of a non-integrable kernel requires
special attention [3,33,47]. As opposed to these approaches and inspired in the breakthrough by Caffarelli and
Silvestre [12], the authors of [44] have designed and analyzed a new solution technique for fractional diffusion
via an extension problem. Although the analysis of the proposed method is intricate, its implementation is done
using standard components of finite element analysis [44,48].

In contrast, the analysis of optimal control problems involving fractional diffusion and nonlocal operators
is still in its infancy; see [5, 6,22, 23] for some preliminary results. In [22], a PDE-constrained optimization
problem involving a nonlocal diffusion equation is considered and analyzed. For such a problem, the authors
propose a numerical scheme to approximate its solution and derive convergence results. In [5], the authors
have used the Caffarelli-Silvestre extension [12], and its developments to both bounded domains [10,15] and a
general class of elliptic operators [14,52], to design and analyze solution techniques for the fractional optimal
control problem (1.2)—(1.4). The analysis hinges on the fact that the fractional powers of £ can be realized as
an operator that maps a Dirichlet boundary condition to a Neumann condition via an extension problem on
C = 2 x (0,00). This extension is the following local boundary value problem (see [10,12,15,52] for details):

LU~ 20U — 0y W =0inC, % =00n0.C, 3% = dyz on 2 x {0}, (1.6)

where 9,C = 912 x [0,00) is the lateral boundary of C, « =1 —2s € (—1,1), ds = 2*I'(1 — s)/I'(s) and the
conormal exterior derivative of % at 2 x {0} is

Oy % = — lim y*%,. (1.7)

y—0+

The limit in (1.7) is understood in the distributional sense [12,15,52]. We will call y the extended variable
and call the dimension n + 1 in R’ the extended dimension of problem (1.6). As noted in [10,12,15,52], the
fractional powers of the operator £ and the Dirichlet-to-Neumann operator of problem (1.6) are related by

do Lo = 0% in Q.
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Note that the differential operator in (1.6) is —div (y*AV% ), where A(z',y) = diag{A(2’),1} for all (2, y)
in C. Thus, we rewrite (1.6) as

—div(y*AV%)=0inC, % =0o0n0rC, 0% = dsz on {2 x {0}. (1.8)

Invoking such a localization result, the authors of [5] overcome the nonlocality of £* by considering an equiv-
alent formulation for (1.2)—(1.4): min J(% |y=0,z) subject to the linear equation (1.8) and (1.4); the extended
optimal control problem. On the basis of this formulation, the following simple strategy to solve (1.2)—(1.4) is
proposed: given s € (0,1) and a desired state ug : 2 — R, solve the extended optimal control problem, thus ob-
taining z(z') and % (2, y). Setting i : ' € 2 +— u(z') = % (2',0) € R, the optimal pair (i, z) solving (1.2)(1.4)
is obtained. Two numerical techniques are analyzed in [5]: one that is semidiscrete where the optimal control is
not discretized, and the other one that is fully discrete and discretizes the optimal control using piecewise con-
stant functions. A priori error estimates are derived; the ones for the fully discrete scheme being quasi-optimal
in terms of approximation.

In this work, we continue with our recent research program by proposing and analyzing a new solution
technique for the optimal control problem (1.2)—(1.4). This technique corresponds to a fully discrete scheme,
which, in contrast to [5], discretizes the optimal control with piecewise linear functions on quasi-uniform meshes.
Following [44], the optimal state is discretized with first-degree tensor product finite elements on anisotropic
meshes. At this point, it is important to comment that although the essential localization results have been
already introduced and analyzed in [5], the error analysis of our proposed scheme comes with its own set of
difficulties. Overcoming them has required us to provide several new, nontrivial, results. Let us briefly detail
some of them:

1. We provide regularity results, in Holder and Sobolev spaces, for the continuous optimal control variables that
require some suitable assumptions on the smoothness of the domain {2 and the matrix of coefficients A.

2. In order to invoke the regularity results detailed in the previous point, we have seen the need of developing,
inspired in [44], an a priori error analysis for fractional diffusion on curved domains §2 of class C?. The
analysis is able to deal with both the natural anisotropy of the mesh in the extended variable y and the
nonuniform coefficient y* with o € (-1, 1).

3. We provide an a priori error analysis for our scheme that requires a subtle interplay between Sobolev and
Holder regularity of the optimal control variables, as well as growth conditions, and relies on the assumption
that the boundary of the active sets consists of a finite number of rectifiable curves [40,41].

It is thus instructive to compare the error estimate derived in ([5], Cor. 5.17) with the one obtained in this
work. The aforementioned error estimates read

1

12— Z| 1200y S [og NP N™a%1, and ||z — Z||2(0) < |log N> N~ wri(3+9),

respectively. Here n > 1, Z denotes the optimal control, Z denotes the corresponding control approximation,
and N corresponds to the number of degrees of freedom of the underlying mesh. For s € (1/2,1), the parameter o
corresponds to 1. Meanwhile, for s € (1/4,1/2), we have that o = 2s. Consequently, for s € (1/4, 1), the scheme
proposed in this work over-perform the one developed in [5]; see Section 7 for an illustration. For s € (0,1/4],
we have that ¢ = 1/2 and thus, for these values of s, we derive a linear order of convergence for the proposed
scheme.

The outline of this paper is as follows. In Section 2 we recall the definition of the fractional powers of
elliptic operators via spectral theory and introduce some suitable functional framework. In Section 3 we define
the fractional and extended optimal control problems. Section 3.1 presents regularity results for the fractional
optimal control variables, in both Holder and Sobolev spaces. Section 4 is dedicated to the truncated optimal
control problem. We also state the approximation and regularity properties of its solution. In Section 5 we review
the a priori error analysis of [44] for the state equation (1.8) and in Section 5.1 we extend these results to a
scenario where {2 is a C? curved domain. In Section 6 we propose a fully discrete scheme for the fractional
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optimal control problem that discretizes the optimal control with piecewise linear functions. In addition, for
s € (0,1), we provide an a priori error analysis for the proposed scheme that is valid in any dimension. Finally,
in Section 7, we present numerical experiments that illustrate the a priori error analysis of Section 6.

2. NOTATION AND PRELIMINARIES

2.1. Notation

Throughout this work (2 is an open, bounded and connected domain of R™ (n > 1) with Lipschitz bound-
ary 052. We will follow the notation of [5,45] and define the semi-infinite cylinder with base (2 and its lateral
boundary, by C = 2 x (0,00) and 9,C = 92 x [0,00), respectively. Given 9 > 0, we define the truncated
cylinder Cy = 2 x (0,9) and its lateral boundary 91,Cy accordingly.

Since we will be dealing with objects defined in R"*! and the extended n + 1-dimension will play a special
role, we denote a vector z € R"*! by

T = (1'17’ . ‘)xn?xn+1) = (l'/ax’rH»l) = (l'/ay)a

with z; e Rfori=1,...,n+ 1,2’ € R" and y € R.

The matrix of coefficients A(z’), that defines the operator £ in (1.5), is measurable and bounded in {2, and
uniformly elliptic. We denote by £, with s € (0, 1), the fractional powers of the operator £. The parameter «
belongs to (—1, 1) and is related to the power s of the fractional operator £° by the formula o = 1 — 2s.

Finally, the relation a < b indicates that a < Cb, with a constant C that depends neither on a or b nor the
discretization parameters. The value of C' might change at each occurrence.

2.2. Fractional powers of a second order elliptic operator

We consider the definition based on spectral theory [14,15,44]. The operator £~ : L2(£2) — L*(2), that
solves Lw = f in £2 and w = 0 on 942, is compact, symmetric, and positive, so its spectrum {)\;Zl}keN is discrete,
real, positive and accumulates at zero. Moreover, the eigenfunctions

{@k}keN : ﬁ(pk = )\k@k in .Q, Y = 0 on 89, ke N, (2.1)

form an orthonormal basis of L?(£2). With this spectral decomposition at hand, the fractional powers of £ can
be defined, for w € C§°(£2), by

Liw = Z)\Zwkgok, (2.2)
k=1

where wy, = fQ wey, and s € (0,1). By density £° can be extended to the space

H*($2) = {w = Zwkgok : Z/\Zw,% < oo} , (2.3)
k=1 k=1

which, as a consequence of the theory of Hilbert scales [39], coincides with the space [H}(£2), L?(£2)]1_s. If
s € (1,2], and {2 is, for instance, an open bounded and convex domain, we have that H*(£2) = H*(£2) N H}(£2);
see [28]. For s € (0,1) we denote by H™*(§2) the dual space of H*({2).

2.3. The Caffarelli-Silvestre extension problem

The localization results of Caffarelli and Silvestre [10, 12, 15] require us to deal with the nonuniformly el-
liptic problem (1.8) and consequently with Lebesgue and Sobolev spaces with the weight y* for a € (—1,1).
Following [24,54], we define, for an open set D C R"*!, the weighted Lebesgue space

L2(ly|*, D) = {w € L) : [l = [ ol < oo},
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and the weighted Sobolev space
H(jy|*, D) = {w € L*(jy|*, D) : |[wl| a1 (jyje,py < o0},

where

2
ol (y1e,0) = (Il3eqype.0) + 1V 0321000 ) * - (2.4)

Since a =1 — 2s € (=1, 1), we have that |y|* belongs to the Muckenhoupt class Ao (R™ 1) [24,27,30,42,54].
Consequently, H!(|y|*, D) endowed with the norm (2.4) is Hilbert and C*°(D) N H(|y|%, D) is dense in
H(|y|*, D) (cf. [54], Prop. 2.1.2, Cor. 2.1.6, [37] and [30], Thm. 1). For convenience, we recall the defini-
tion of the Muckenhoupt class Ay [42,54].

Definition 2.1 (Muckenhoupt class As). Let w be a weight, that is w € L _(R") and w > 0 a.e. in R™ with
n > 1. We say that w € Ao(R™) if

ey (£) () <

where the supremum is taken over all balls B in R".
We now define the suitable weighted Sobolev space to analyze problem (1.8):
H} (y*,C) = {we H'(y*,C) :w=00n09.C}.
On this space, we have the following weighted Poincaré inequality
lwllgze ey S IV0lgee) Vo€ A (y",C) (2.5)

(see [44], inequality (2.21)). Consequently, the seminorm on H} (y®,C) is equivalent to the norm (2.4). For
w € HY(y*,C), trqw denotes its trace onto 2 x {0}. We recall that, for a = 1 — 2s ([44], Prop. 2.5) yields

tro H (y*,C) = H*(02), [| tro w|

1:(2) < Corall0ll gy (o - (2.6)

The weak formulation of problem (1.8) thus reads as follows: find % € H} (y®,C) such that

a(%7¢) = <Z, tro ¢>H*S(Q)XHS(Q) V(b € ﬁi(yavc)v (27)
where, for w, ¢ € ﬁi (y,C), the bilinear form a is defined by
1
atw.é) = 1 [ v A@Tw Vo, (28)
s Je

and (-, *)g-+(0)xHs () denotes the duality pairing between H*({2) and H~*({2) which, as a consequence of (2.6),
is well defined. We recall that the matrix of coefficients A (z/,y) = diag{A(z’), 1} for all (2/,y) € C.

Ie]

The conditions on A and (2.5) imply that a is bounded and coercive in H} (y,C). Consequently, the well-
posedness of (2.7) follows from the Lax—Milgram Lemma. In the manuscript, we will use repeatedly that
a(w,w)/? is a norm equivalent to (2.4). We present the following estimate for problem (2.7) ([15], Prop. 2.1):

IV || L2 yo o) S Julle () S llzllm-+(0)- (2.9)
We define the Dirichlet-to-Neumann operator N : H*(§2) — H~*(2) by
H*(2) 2u— N(u) =057 € H*(02).
We thus present the Caffarelli-Silvestre extension result [12,15,52].

Theorem 2.2 (Caffarelli-Silvestre extension result). If % € H}(y*,C) and u € H*(2) solve (2.7) and (1.3)
for z € H5((2), respectively, then u = trq % and

dsL%u = N(u) = 0;% in 2.
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3. THE FRACTIONAL AND EXTENDED OPTIMAL CONTROL PROBLEMS

For J defined in (1.1), the fractional optimal control problem reads as follows: find min J(u,z) subject to the
fractional state equation (1.3) and the control constraints (1.4). The set of admissible controls Z,q is defined by

Zoa={weL*():a<w(z’)<b, ae 2 €0},

where a,b € R and satisfy a < 0 < b. The desired state ug € L?(£2) and 9 > 0.

We define the fractional control-to-state map S : H™*(£2) 3 z — u € H¥({2), where u = u(z) solves (1.3).
The operator S is linear and, as a consequence of (2.9), bounded from H™*({2) into H*({2). Given a control
z € H*(£2), we define the fractional adjoint state p = p(z) € H*(§2) as p = S(u — ug). With these elements at
hand, we recall the following result ([5], Thm. 3.4).

Theorem 3.1 (Existence, uniqueness and optimality conditions). The optimal control problem (1.2)~(1.4) has a
unique optimal solution (U,z) € H*(£2) X Z4q. The optimality conditions t = Sz € H*(2), p = S(i—uq) € H*(2),
and

zZ€”Zya, (192+[3,Z—2)L2(Q) >0 Vzely (3.1)
hold. These conditions are necessary and sufficient.

Since the fractional powers of £ are non-local operators, the design and analysis of solution techniques for
problem (1.2)—(1.4) is far from trivial. To circumvent such a difficulty, in reference [5] the authors invoke the
localization results stated in Theorem 2.2 and propose the following equivalent optimal control problem: find
min J(trq % ,z) subject to the linear and extended state equation

a(%,9) = (z,tra d)u—s(0)xus(2) V¢ € Hi(y~.C) (3.2)

and the control constraints z € Z,q; the bilinear form a is defined as in (2.8). We will refer to this problem
as the extended optimal control problem. We recall that the trace operator trg is defined in Section 2.3. The
equivalence of the aforementioned optimal control problems follows from ([5], Thm. 3.12): t(z) = trq % (2).

We define the extended control-to-state map G : H *(§2) 3 z — trq% € H*((2), where % = % (z)
solves (3.2). Invoking Theorem 2.2, we conclude that the actions of G and S coincide and then that G is
a linear and continuous mapping from H~*({2) into H*({2).

We also define the extended adjoint state 22 = 2(z) € H] (y,C), associated to the extended state % = % (z),
as the unique solution to

a(p, P) = (trq % — ua,tra @)r2(a) Vo € HE(y*,C). (3.3)
With this definition at hand, we present the following result ([5], Thm. 3.11).

Theorem 3.2 (Existence,ﬁuniqueness and optimality system). The extended optimal control problem has a
unique optimal solution (% ,z). The optimality system

U =% (z) € HE(y*,C) solution to (3.2),

P = P(z) € HL(y*,C) solution to (3.3),

2€ 7240, (tro P +92,2—2)12(0) >0 Vz € Zy,
holds. These conditions are necessary and sufficient.

We conclude this section with a representation formula for % that is based on the eigenpairs { A, @i } defined
n (2.1). Let u(z’) = >, urppr(2") be the solution to (1.3), then the solution % to problem (3.2) can be written
as follows:

U y) = uper(a)r(y), (3.4)
k=1
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where, for k € N, 1, solves
;c/ + ayﬂ?/f;g - )‘kwk - 03 ¢k(0) = 17 1/%(9) — 0 as Yy — Q. (35)

If s = 1/2, then ¢y (y) = e VM™Y. If s € (0,1) \ {1/2} and ¢, = 2'5/I'(s), then

) = e (Vi) KoV,

where K is the modified Bessel function of the second kind ([2], Chap. 9.6). We refer the reader to ([44],
Sect. 2.4 and [15], Prop. 2.1) for details.

3.1. Regularity of the fractional optimal control

Since we will be concerned with the approximation of the solution to the extended optimal control problem,
it is essential to study the regularity properties of (u,p,z). To derive such results, we will assume different
conditions on the smoothness of the domain 2 and the matrix of coefficients A defining £ in (1.5); we will be
precise regarding these assumptions when is needed. We start by recalling the results of Lemma 3.5 in [5].

Lemma 3.3 (Regularity of the optimal control). Let z € Z,4 be the fractional optimal control. If {2 is convez,
AeCO D), ug e H=%(2) and a < 0 < b, then z € HE(£2).

We recall the so-called projection formula for the optimal control z. If ¥ > 0 and p denotes the fractional
optimal adjoint state, then the projection formula

2(a') = proi s~ ol ) (3.6

is equivalent to (3.1), where projp, ,j(v) = min{b, max{a, v}} (see [53], Sect. 2.8). We comment on the assumption
a < 0 < b of Lemma 3.3: the bootstrap argument developed in the proof of Lemma 3.5 in [5] relies on the
projection formula (3.6) and thus requires the assumption a < 0 < b in order to preserve the boundary values
of z € H*({2). We refer the reader to the proof of ([5], Lem. 3.5) for details.

On the basis of the projection formula (3.6) we derive the following regularity properties, on Sobolev spaces,
for z and p.

Lemma 3.4 (Regularity of the optimal state and adjoint state). If uq € H!=5(2), 2 is conver, a < 0 < b,
and A € C%1(2), then i € H*(2) for k = min{l + 2s,2}. In addition, if ug € Hi(£2), then p € H*(Q2) for
Kk = min{1 + 2s, 2}.

Proof. An application of Lemma 3.3 yields z € H}(£2). Then, since 2 is convex, we invoke the fact that £*
is a pseudodifferential operator of order 2s and Theorem 3.2.1.2 in [31], to conclude that u, the solution to
problem (1.3), belongs to H*({2), where x = min{1 + 2s,2}. If ug € H}(£2), we have that t — ug € H}(£2) and
then a similar argument shows that the optimal adjoint state p € H"({2). d

In Section 6 we will propose a numerical scheme to approximate the solution to (1.2)-(1.4) and also provide
an priori error analysis for it. The latter is based on Hélder-regularity results for the optimal control z. In
order to obtain such results, we invoke the recent global regularity estimates for the solution u to problem (1.3)
derived by Caffarelli and Stinga in [14]. These estimates assume some suitable smoothness properties on z, the
domain (2 and the matrix A. Since, in our setting, we have that z € Z,q C L*°({2), such estimates can be
adapted to obtain the following results (see also [15], Lem. 2.10 and [8], Prop. 5.2).
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Lemma 3.5 (Global regularity for u). Let u be the solution to (1.3) with z € L*(2). If s € (0, $), 2isaC!
domain and A € C(R2), then u € C%25(§2), and

[ulco.2s (o) S llullas (o) + 1zl L=(2)- (3.7)
On the other hand, if s € (3,1), 2 is a C?*~! domain and A € C®*71(£2), then u € C1?*~1(2) and

[“]Cl»?sfl(r‘z) S ul

e (2) + 12l Lo () -

When s = %, it is not completely evident how to adapt the techniques developed in [14] to derive regularity
results for the solution u under the assumption that z € L>°({2). For this reason, we conjecture the following
regularity property: if s = %, 2 is a C! domain, A € C(2) and z € L>(2), then

ue %) (3.8)

for every 6 < 1. We now derive the following regularity properties for the fractional optimal state u and the
optimal adjoint state p. To accomplish this task, we define

A(Ga ﬁa Ud) = HG| Hs (£2) + ||F_)|

Theorem 3.6 (Global regularity of U and p). Let ug € L>(£2). If s € (0, 1), £2is a C* domain and A € C(£2),
then both t and p belong to C*2%(82). In addition,

me(2) T 1ZllL=(2) + [Juall L= ()-

[ co.2s(2) + [Pleo2s (o) S AU, P, ug). (3.9)
On the other hand, if s € (%,1), 2 is a CH*~1 domain and A € C%2~1(§2), then both U and p belong to
C12=Y(2). In addition,
[G]Cl,zs—l(f)) + [5]01,2571(_@) ,S A(U, [3, Ud). (310)
In both inequalities the hidden constant is independent of the optimal variables.

Proof. Let s € (0,%). The results of Lemma 3.5 imply that o € C%2(£2) and that (3.7) holds. In view of the
fact that U — ug € L°°(£2), we apply, again, the results of Lemma 3.5 and conclude that p € C%2(2), and

[Pleo.2s 2y S IPllms (2) + [[UllLoe (@) + Uall Lo (2)-

This estimate, in view of (3.7), allows us to derive (3.9). Analogous arguments can be applied to obtain (3.10)
for s € (3,1). O

We now present the following improved regularity result for the optimal control z, which shows that, for
s € (%, 1), and under some suitable assumptions, z € C%1(£2).

Theorem 3.7 (Global regularity of ). Let uq € L>(82). If s € (0, 1), 2 is a C* domain and A € C(12), then
z € 0%2%5(9) and

2] co2s 2y S IIPlles (@) + [Ull () + lludallze()-

On the other hand, if s € (3,1), 2 is a C?*~! domain and A € C®*71(02), then z € C*'(£2) and

[Zlcor (o) S IPlles (@) + Ul e (@) + [Juall e (o)-

Proof. The desired regularity results follow from Theorem 3.6 in conjunction with the fact that the projection
formula (3.6) maps continuously C°(§2) into C%?(£2) for § € (0, 1]. O

We conclude this section with a conjecture regarding the regularity of the optimal control z when s = % If
ug € L>®(92), 2 is a C! domain and A € C({2), then

ze C™ () (3.11)

for every 6 < 1.
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4. THE TRUNCATED OPTIMAL CONTROL PROBLEM

The state equation (3.2) of the extended optimal control problem is posed on the semi-infinite domain
C = 2 x (0,00). Therefore, it cannot be directly approximated with finite-element-like techniques. However,
since the solution to (3.2) decays exponentially in y ([44], Prop. 3.1), by truncating C to Cy = £2 x (0,9), for a
suitable truncation parameter 9° > 1, and setting a homogeneous Dirichlet condition on y = 9, we only incur
in an exponentially small error in terms of 9 ([5], Lem. 4.6). We briefly review the results of ([5], Sect. 4). To
do this, we define
H}(y*,Cy) == {ve H' (y*,Cy) :v=00n9.Cy UNR X {9}}.

Then, the truncated optimal control problem reads as follows: find min J(trg v,r) subject to the truncated state
equation

ay (v, §) = (r,trq V-« (0)xme(0) Vb € HL(y*,Cy) (4.1)
and the control constraints r € Z,q. The bilinear form ay is defined by
1 o]
ay(w,p) = d_/ y*A(z)Vw - V¢ Yw,¢ € Hi(y*,Cy). (4.2)
s C£V

We define the truncated control-to-state map H : H™*(£2) > r — trqv € H*({2), where v = v(r) denotes the
unique solution to (4.1). The map H is linear and continuous (see [15], Prop. 2.1). With this operator at hand,
we define the reduced cost functional j : Z,q 3 r+— j(r) € R by

j(r) = J(r,Hr), (4.3)

which is continuous and convex. In addition, the quadratic structure of j implies that j”(q)(r, r) does not depend
on g and is positive definite, that is

7" (@)(rr) = OlrlZ2q) V€ LP(9).

The truncated adjoint state p = p(r) € HE(y*,Cy), associated with the extended state v = v(r), is defined as
the unique solution to

ay(¢,p) = (trqv — ug, tro @) 12y Vo € HL(y*,Cy). (4.4)
We then have the following result ([5], Thm. 4.5).

Theorem 4.1 (Existence, uniqueness and optimality system). The truncated optimal control problem has a
unique solution (0,7). The optimality system

v =10(F) € HL(y*,Cy) solution to (4.1),
= p(F) € HL(y*,Cy) solution to (4.4), (4.5)
€ Zad, (trgﬁ—l—ﬂ?,r—F)Lz(Q) >0 VreZy,

=Ry

holds. These conditions are necessary and sufficient.
The following exponential approximation properties follow from ([5], Lem. 4.6).

Lemma 4.2 (Exponential convergence). If (%,z) € HL(y*,C) x H*(£2) and (v,7) € H} (y*,Cy) x H*(£2) solve
the extended and truncated optimal control problems, respectively, then
12— Fllragoy S e V4 (7] 2ga) + lluall 2co)) »

IV (% =) [lL2(ye0) S eV (IIFll 22y + lluallz2(e2)) »

where \1 denotes the first eigenvalue of the operator L.
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We conclude this section with the following regularity result for the truncated optimal control ¥ and the
truncated optimal adjoint state trq p.

Proposition 4.3 (Sobolev-regularity of ¥ and trop). Let € Z,q be the truncated optimal control, {2 be a
convex domain and A € C%1(2). If a < 0 < b and ug € H'~%(£2), then ¥ € HE(£2) and trov € H*(£2), where
k= min{1 + 2s, 2}. If, in addition, ug € H{(£2), then trq p € H*(£2).

Proof. The techniques of ([45], Rem. 25) allow us to transfer the regularity results of Lemmas 3.3 and 3.4 to ¥
and trg p, respectively. To elucidate these results, we write, in view of separation of variables, a representation
formula for the solution to (4.1): v(z’,y) = >, vk (2")xk(y), where xi solves

Xr+ay ' —Aexe =0, xx(0)=1, xx(9)=0, (4.6)

and {¢r} denote the eigenfunctions of the operator £; compare with (3.5). If Iy and K, denote the modified
Bessel functions of first and second kind ([2], Sect. 9.6), then

y) = (my)s(ak,sKs(VA—ky) + bk,sh(@?ﬂ)’

The arguments of ([45], Rem. 25) thus reveal that by s = —csKs(vV M) (v AxY) ™! and that ag s = ¢; =
2175 /(s). Define ey s = 217%b s/I'(s). Then, in view of the properties of the Bessel functions we conclude
that {ey s} decays exponentially to 0 as k | oo, and in addition, that

oo
—hfny vy (', y) :Z/\ — ek,s)vkp(a),
k=1

where dy = 2%I"'(s)/I'(1 — s). Since ¥ solves problem (4.1), these arguments show that trq @ solves the following
fractional PDE:
L£trqv =T, (4.7)

where, for w € C§°(£2) and s € (0, 1), the fractional operator £° is defined by

w—Z)\kwk —ep,sdy );

compare with (2.2). Since {ey s} decays exponentially to 0 as k T oo, in particular is uniformly bounded, and
then, we can extend the operator £° to the space H*(§2) defined by (2.3). We can thus proceed, on the basis
of (4.7), as in the proof of Lemma 3.5 in [5] to derive that ¥ € H}(£2). In view of this result, the arguments
of Lemma 3.4 can be applied to derive that trqp € H"(£2) for k = min{l + 2s,2}. For brevity we skip the
details. g

The regularity properties derived by Caffarelli and Stinga in [14] for u, the solution to (1.3), are based on the
fact that u = trq % and that % solves (3.2); see the proof of ([14], Thm. 6.1). In fact, since these arguments
rely on the structure of the operator involved in the extension problem and are local in the extended dimension,
they can also be applied to derive regularity properties for trg v, where v solves (4.1). This, on the basis of
Theorem 3.7, provides the following Holder regularity results for the truncated optimal control r.

Proposition 4.4 (Hélder-regularity of ¥). Let ¥ € Zyq be the truncated optimal control. Let ug € L>(£2),
2 be a C' domain and A € C(£2). In addition, if for s € (3,1), we have that £ is a C**~! domain and
A€ C%2571((2), then

re CY%(0) for s € <0, %) , and e % () fors e (%, 1) . (4.8)
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For s = %, we conjecture the following regularity result. If uy € L>(2), 2 is a C' domain and A € C(12),
then B
re C%(2) (4.9)

for every 0 < 1.

5. A FINITE ELEMENT METHOD FOR THE STATE EQUATION

In the next section we will propose a fully discrete scheme to approximate the solution to (1.2)—(1.4). The
analysis relies, first, on the localization results of Section 3, and second, on finite element approximation tech-
niques for solving (4.1) on curved domains; the latter being an extension of the results of [44]. The analysis
on curved domains is motivated by the fact that the error analysis of Section 6 is based on the regularity
results of Section 4, that in turn rely on smoothness properties of 2. We also comment that such analysis
is not trivial, since involves anisotropic meshes in the extended dimension and the nonuniform coefficient y®
(o =1—2s € (—1,1)), which degenerates (s < 1/2) or blows up (s > 1/2).

It is thus instructive to review the results of [44], which assume that (2 is a convex polytopal subset of R™
(n > 1) with boundary 9f2. To do this, we start by recalling the regularity properties of % and v, solutions
to (3.2) and (4.1), respectively. The second order regularity of % is much worse in the extended direction. In
fact ([44], Thm. 2.7) (see [45], Rem. 25 for v) yields

[Aer % || 2y c) + 10y Var X || L2ye o) S 1S l1-2(2) (5.1)
|%yyll L2 g5 ,0) S I fllL2(2), (5.2)

with 8 > 2a + 1. These regularity estimates have important consequences in the design of efficient numerical
techniques to solve (4.1); they suggest that graded meshes in the extended (n + 1)-dimension must be used. We
recall the construction of the family of meshes {7y} over Cy used in [5,45]. First, we consider a partition Zy of
the interval [0, 9] with mesh points

e =kK'M ™y, k=0,...,M, (5.3)

where v > 3/(1 —a) = 3/(2s) > 1. Second, we consider .7 = {K} to be a conforming mesh of {2, where K C R"
is an element that is isoparametrically equivalent either to the unit cube [0, 1]™ or the unit simplex in R™. We
denote by Ty, the collection of all conforming refinements of an original mesh .7%. We assume that Ty, is shape
regular [19]. We then construct a mesh 7y over Cy as the tensor product triangulation of .7 € Ty, and Z,. We
denote by T the set of all the meshes obtained with this procedure, and recall that T satisfies the following weak
shape regularity condition: If 77 = Ky x I1 and Ty = K3 x Iy € 5 have nonempty intersection, then there
exists a positive constant o4 such that
hi,hy,' < oy, (5.4)
where hy = |I|. This weak shape regularity condition allows for anisotropy in the extended variable y [25,44,46].
Given .7 € Ty, we denote by A (7) the set of its nodes and define hy = maxkeg hix. For 7y € T, we
define the finite element space

V(Zy) ={W € C°(Cy) : W|r € P1(K) @ P1(I) VT € Ty, W|r, =0}, (5.5)

where I'p = 01,Cy U 2 x {9} is the Dirichlet boundary. The set Py (K) is Py (K) — the space of polynomials of
total degree at most 1 — when the base K of an element 7' = K X I is a simplex. If K is a cube, P;(K) stand for
Q1 (K) — the space of polynomials of degree not larger than 1 in each variable. We also define the finite element
space U(.7) = trq V(7). We assume that #.7 ~ M™. This, in view of the fact that #.7, = M #.7, implies
that #J, ~ M"+1.

The Galerkin approximation of (4.1) is the function V' € V(.7 ) that satisfies

ay(V, W) = (r,tI‘QW)Lz(Q) YW e V(9 ), (5.6)
where ay is defined in (4.2). We present the a priori error estimates derived in ([44], Thm. 5.4 and [44], Cor. 7.11).
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Theorem 5.1 (A priori error estimates). Let Ty € T and V(Ty) be defined by (5.5). If % (r) € H}(y*,C)
solves (3.2) with z replaced by r, then

IV (% (r) = V)l L2 (ye,0) S Nog# To)* (#75) ™ Dl ). (5.7)
provided v = |log(# Ty )|. Alternatively, if u(r) denotes the solution to (1.3) with forcing term r, then
() S 1og(#T)*(#To) ™V TV el (-

Remark 5.2 (Domain and data regularity). The results of Theorem 5.1 hold only if r € H!'~*(£2) and the
domain {2 is sufficiently regular, for instance, convex.

lu(r) — trq V|

5.1. A priort error analysis for fractional diffusion on curved domains

In order to guarantee the regularity results of Propositions 4.3 and 4.4 we need the following smoothness
assumptions on the domain {2 and the matrix A that defines the operator £ in (1.5):

(a) For s € (0,1), £2is a convex C' domain and A € C(£2). B
(b) For s € (3,1), 2 is a convex C1?*~! domain and A € C*?571(12).

For the critical case s = 1/2, we assume (4.9), which in turns requires that §2 is a convex C'!' domain and
A € C(£2). Since we will be working on the basis of assumptions (a) and (b) we cannot consider the domain
2 to be a convex polytopal domain in R™ (n > 1). Instead, we consider a family of open, bounded and convex
polytopal domains {27}, based on a family of shape regular triangulations {7}, made of simplices, that
approximate {2 in the following sense:

N(T)C Ry, N(T)NONF CIN, |2\ NRz7|Shy, (5.8)

where A((.7) denotes the set of all the nodes of the mesh .7; we refer the reader to [20] or ([49], Chap. 5.2)
for details; see also [32]. From now on, we assume {2 to be a convex C? domain; the convexity property implies
that 2o C 2 for all 7.

Remark 5.3 (Previous results and regularity of {2). We remark that, since the error estimates derived in [5]
are based on the H'-regularity of z, the previous construction of the sequence {27} is not needed in [5]: {2 can
be taken as a convex polytopal domain in R™ (see Lemma 3.3). In contrast, we will operate under the regularity
results of Propositions 4.3 and 4.4 and therefore, in order to have the validity of such results and handle the
curved domain, we assume 2 to be a convex C? domain.

On the basis of the previous construction, it is thus necessary to modify the definition of the finite element
space V(Zy). For the sake of simplicity, we keep the notation and define

V(Zy) ={W € C%Cz) : W|r € Py(K) @ Py (I) VT, Wlonoox0,0] = 0}, (5.9)

where Co = 25 x (0,9), T € Jy and the mesh Jy of Cy is constructed as the tensor product of .7 and Zy;
the latter being defined in Section 5. The discrete state equation then reads: find V' € V(.7,) such that

az(V,W) = (r,trq W)L2(Q) YW e V(9y), (5.10)
where )
az(V,W)=— y*A(x)VV - VW. (5.11)
ds Je,,

We now present an extension of the a priori error estimate (5.7) of ([44], Thm. 5.4). In contrast to (5.7) the
derived estimate allows us to consider curved domains.
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Lemma 5.4 (Energy-error estimate on curved domains). Let % (r) € H}(y*,C) be the solution to (3.2) with
z replaced by r, and let V. € V(Zy) be the solution to (5.10). If 2 is a convex C? domain, A € C%(£2),
re L°(2)NH=5(02), and & ~ |log(#Jy)|, then

IV (% (r) = V)llz2gye.0) S |log(#. )| (#T) 4D, (5.12)
where the hidden constant is independent of % (r), V and Ty .

Proof. We start with an application of the triangle inequality and the exponential estimate of ([44], Thm. 3.5)
to deduce that

IV (% (r) = V)llL2iye0) S NIV(Z(r) = 0)ll L2 (ye 0)
IV = V)llze e S €Y e @) + 1V(0 = V)llzzge,c,  (5:13)

where v corresponds to the the solution to (4.1) and A; denotes the first eigenvalue of the operator L. It thus
suffices to control the second term on the right hand side of the previous expression. To accomplish this task,
we write

IV =V)llz2e ) = IV = V)llL2gecoy + [1IV(0 = V)2 e ennes)
and estimate each term separately. We begin with ||V (v — V(r))||12(ye ¢, ), where, we recall that Co = 25 x

(0,7). We denote by W, the extension by zero of W € V() to C. Then, given W € V(Jy), we invoke
problem (5.10) and problem (4.1) with ¢ = W, to arrive at the following Galerkin orthogonality property:

ag(v—=V,W)=0 VW € V().
This immediately yields

IV =V)r2yecr) = Weig(f%) V(v =W)llL2(ye.c0)s

which, in view of the piecewise polynomial interpolation results of [44,46], and the regularity results of ([44],
Thm. 2.7), implies the following quasi-optimal error estimate in terms of degrees of freedom:

IV (0 = V)ll2(ye,co) S [Tog NPPN TV iz ) (5.14)

we refer the reader to the proof of ([44], Thm. 5.4) for details and remark that, the results of ([44], Thm. 2.7)
are valid under the assumption r € H!=%(2).

We now bound ||[V(v—V (r))||L2(ye c,\c»): Since V(r) = 0 on 2\ 25 x (0, 9], an application of the exponential
estimate ([44], Thm. 3.5) implies that

IV = V)llz2ecneo) = VUl 2o enes) S e VA=) + V% ()]l 22y e (5.15)

To control the remaining term, we use pointwise estimates for the harmonic extension % (r) that relies on the
fact that r € L°°(§2). These estimates are described, for instance, in [4]: |V % (r)| S y=@ for (2/,y) € Cy
(inequality (6.1) in [4]) and |0y (r)| Sy~ for (2/,y) € Cy (inequality (6.2) in [4]). These estimates imply that

y
VU (O|2200 o :/ / Y|V 2 ()| do’ dy
IV () 22y e\ o Jonos | (r)]

e
+ / / Y10, (NP da’ dy < 722\ 22|, (5.16)
0o Jo\es

Since |2\ 27| S h% and hgy ~ N~V 0+ 4 collection of all the derived estimates allow us to conclude that
IV (% (1) = V)ll2ec) S €Y el () + | log(#:T5) | (#F) 1/ (F1.
This, in light of the fact that 9 ~ |log(# 7y )|, implies the desired estimate (5.12) and concludes the proof. [
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Sk YK

FIGURE 1. An element K, for n = 2, such that K N 924 # () and the corresponding curved
region Ok: Sk denotes the side of K that lies on 925, Xk the corresponding arc formed by
the curved boundary 0f2 and Ok the region bounded by Y'x and Sk.

Remark 5.5 (Regularity of r). Examining the proof of Lemma 5.4, we realize that the critical step where the
Lo (£2)-regularity of r is needed is (5.16). This assumption guarantees the pointwise estimates for % (r) used to
control its energy on Cy\Cz.

We present an improvement on Lemma 5.4: an error estimate that is quasi-optimal in terms of approximation
and only requires the H'~*(f2)-regularity of r. This improvement will allow us to derive an L?({2)-error estimate
via a duality argument.

Theorem 5.6 (Energy-error estimate on curved domains). If r € H'=%(§2), then, under the framework of
Lemma 5.4, we have that

IV (% (1) = V)ll 2o 0) S log(#T)|*(#To) ™ D Il (), (5.17)
where the hidden constant is independent of % (r), V, r, and Ty .

Proof. In view of the estimates (5.13)-(5.15), we conclude that it suffices to bound the L?-weighted norm of
V (r) on Cy\Cz. To accomplish this task, we proceed by a density argument that is inspired in the techniques
developed in the proof of Lemma 5.2.3 in [49]. We present a proof for n = 2. Let K € 25 be a cell such that
K NoNg # (. We denote by Sk the side of K that lies on the boundary 025 and define Ok as the domain
bounded by the side Sk and the arc X ; see Figure 1. We choose local coordinates (¢, 1) such that ¢ is defined
along the side Sk and p is orthogonal to Skx. We denote by n = ¢(({) the equation of the arc Y'x. With this
notation at hand, and for a smooth function ¢, we thus write the following relation

m

(G iry) = BC, 0(O)y) + / Gt

o

where y € I, with I denoting an interval of the partition I, defined in Section 5, and (¢, 1) € Ok . Consequently,
integrating on I and applying the Cauchy—Schwarz inequality, we arrive at

/y“¢2(c,u,y)dyS/y“qbQ(C,sO(C),y)derhzy//H Y o2 (¢, t,y) dtdy.
I I IJ¢(C)

To obtain the previous estimate we have used the C2-regularity of the domain {2 to conclude that dist(z, 9§2) <
h% for all x € 0027 and then that |¢(¢) — u| < h%. Integrating, now, on Ok, we obtain that

H¢||2L2(y”,(9x><l) 5 h29‘|¢||2L2(y“,(80K08_Q)><I) + h49||v32’¢”2L2(y”,0K><1)’ (5'18)
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where we have used, again, that |¢(¢) — u| < h%. Then, on the basis of a density argument, we obtain, for
1=1,...,n+1, that

102, % (L2 (ye 01 x 1) S D00, % (N L2ye 00k r02)x1) + W Va0, % ()| T2 (g0 010 1)- (5.19)

We control ||0y, % (r)||2(y~,00x1) for i = 1,...,n. To accomplish this task, we use that H'(y“,Cy) can be
equivalently defined as the set of measurable functions w such that w € HY(£2 x (s,t)) forall 0 < s <t <
and for which the seminorm [|Vw||2(ye ¢, is finite. Thus, if w € H(y*,Cy), an application of a standard trace
inequality over a dyadic partition that covers the interval I implies

[owers [y
oNxI 2xI

Summing up (5.19) over all the cells K such that K N 92z # O and over all the cells I € Z,, using the
previous estimate and applying the regularity estimate (5.1) (see [44], Thm. 2.7) we obtain, for i = 1,...,n, the
estimate

Haﬂi%(r)uiz(ya,ng\Cﬂ) S h29||8$iv62/(r)”%2(y‘)‘,c5v)
_ 2
+ 0G| Var O, % (D 22y cyrcy S DH IMl-e(2) S #T0) 7T Irllfn-c(o)- (5.:20)
In the previous inequality we have used that hy ~ (#.7)~'/" and that #9y ~ #.7 - M ~ M"*', where M
denotes the degrees of freedom of the mesh Z,.
The estimate of the term (0., % (r)|| 12 (y~, (00 na2)x 1) for i =n 4+ 1 in (5.19), follows from the formula (3.4)

and the asymptotic estimates for the modified Bessel function of the second kind K. In fact ([44], Egs. (2.28)—
(2.29)) imply that

d s d
W = —cs v/ A (\/A—ky) K1 (\/A—ky) @ Ry M sy | 0t.

For brevity we leave the details to the reader. In view of this obtained estimate and (5.20), we conclude, for
i=1,...,n+1, that

_ 2
10,2 (NII72ye 0y S DH M lEn-e(2) S F#T) ™ llfn-s ()
which, in view of the estimates (5.13)—(5.15), yields the desired result (5.17). O

We now provide an L2(£2)-error estimate for tro(% (r) — V).

Theorem 5.7 (L2(£2)-error estimate on curved domains). Let % (r) € HL(y*,C) be the solution to (3.2) with
z replaced by r and let V be the solution to (5.10). If 2 is a convex C? domain, A € C%1(2), r € H'~5(£2), and
Y ~ |log(# 7y )|, then

Itra(% (1) = V)ll 22y S [og(# 7)1 (# 7)) ) |[rlg— (o), (5.21)
where the hidden constant is independent of % (r), V, r and Jy .

Proof. We start with an application of the triangle inequality and the trace estimate (2.6) combined with the
exponential estimate ([44], Thm. 3.5) to derive that

[tra (% (r) = V)llL2@) < [tra(Z () = v)llL2@) + [ tra(v = V)[lL2(0)

S e VM rlg—e (@) + |l tra(v — V)| L2()-
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To control the remaining term, we define e = tro(v—V) and & = v—V, and denote by B : L2(2) — U(T)
the standard L*-projection. With this notation at hand, we write |l z2(0) < [le = Brelr20) + Brell2(o,)-
The control of the first term follows from standard interpolation results, interpolation on Sobolev spaces ([32],
Lem. 2.4), the trace estimate (2.6) and (5.17). In fact,

s _lts
H(2) S h‘yHV(‘:HL?(ya,cy) S |log NIPN ™ w+t ”rHHl*@‘(Q)-

le = Baellr22) S hlel

It thus suffices to control the term |Bell2(q, ). We argue by duality and define

0€HL(y",Cy):  ay(6,0) = (Bre trad)rzo Vo€ Hi(y*,Cy).

Then, by setting ¢ = £ and using that tro & = e together with the definition of 8 &, we obtain that

IBzellZz0) = ar(E,0) SIVENL2yeen V(O = O)llL2ye cy)s (5.22)

where © denotes the finite element approximation of § on the space V(Z,). Applying Theorem 5.6, together
with the regularity estimates (5.1)—(5.2) we obtain

IV (0 = Ol 2o ,cp) S [log(# To)|*# )~V Y [Belm-o (o).

Since the family {7} is quasi-uniform, an inverse inequality implies the estimate [Brellm-s0) <
h‘;1||q3ge\|Lz(Q). This, combined with (5.22) and (5.17), yields

Hmﬂeui'zm) N |log(#%’)|23(#%’)_(1+s)/("+1)HmﬂeHL?(n)Hr”Hlfs(n),
which implies (5.21) and concludes the proof. O

We conclude with the following error estimates for the approximation of problem (1.3) that follow from an
application of Theorems 5.6 and 5.7. To state these results, we define the following approximation of the solution
to (1.3) with z replaced by r:

U=trqV, (5.23)
where V' denotes the solution to the discrete problem (5.10). The discrete space for U is defined as U(.7) :=
tro V().

Theorem 5.8 (Error estimates for fractional diffusion). Let u(r) € H*(£2) be the solution to problem (3.2) with
z replaced by r, and let U € U(.7) be its numerical approzimation defined by (5.23). If $2 is a convex C? domain,
A e C%L(0) and ¥ =~ |log(#Ty)|, then we have the following error estimates:

lu(r) = Ullse o) S [log(#To)* #T) ™ V]Il (1), (5.24)

and
lu(r) = Ullz2(a) S [og(#7)[** (# )~ D] g (), (5.25)
where the hidden constants are independent of % (r), V', r and .

6. A FULLY DISCRETE SCHEME FOR THE OPTIMAL CONTROL PROBLEM

The results of previous sections are important in two aspects. First, we were able to replace the original
fractional optimal control problem by an equivalent one that involves a local operator and is posed on the semi-
infinite cylinder C. Then, we considered the truncated optimal control problem, that is posed on the bounded
domain Cy, while just incurring in an exponentially small error in the process; see Lemma 4.2. Since in Section 5
we have proposed and analyzed a finite element discretization to approximate the solution to the truncated state
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equation (4.1) on curved domains, it remains to propose an efficient solution technique to solve the truncated
optimal control problem. This is the content of this section.

We assume that (2 is a convex C? domain, and introduce a new fully discrete scheme that is based on the
approximation of the optimal control by piecewise linear functions on quasi-uniform meshes. This is in contrast
to [5], where the optimal control is discretized with piecewise constants functions. To approximate the optimal
state, we use the first-degree tensor product finite elements on anisotropic meshes described in Section 5.1. To
be precise, the scheme reads as follows: min J(trq V, Z), subject to the discrete state equation

ag(V, W) = (Z7 tro W)LQ(Q) YW € V(%), (61)
and the discrete control constraints Z € Zqq(.7), where
Zaa(T) =ZaaN{Z € L™®(R7): Z € C(R7),Z|x € PL(K)VK, Z|g\q, =0},

az is defined as in (5.11), K € 7, the discrete space V(.7 ) is defined in (5.9), and P, (K) corresponds to the
space of polynomials of total degree at most 1. For convenience, we will refer to the problem previously defined
as the fully discrete optimal control problem.

We denote by (V, Z) € V(Ty) x Zaa(.7) the optimal pair solving the fully discrete optimal control problem.
If we define

we obtain a fully discrete approximation (U, Z)
solving the fractional optimal control problem (
defined as U(7) = trq V(7).

U:i=trqV, (6.2)
€
L.

U(T) X Zqa(T) of the optimal pair (4,z) € H*(£2) X Z.q
2)—(1.4). We recall that the finite element space U(.7) is

Remark 6.1 (Locality). The main advantage of the fully discrete optimal control problem is that involves the
local problem (6.1) as state equation. In addition, it can handle multi-dimensions easily and efficiently — a highly
desirable feature.

We define the discrete operator Hg, : Zaq(7) — U(7) such that, for Z € Z,q(.7), it associates trq V' €
U(7), where V =V (Z) € V(Jy) solves (6.1). With this operator at hand, we define the discrete and reduced
cost functional

77y Zaa — R, Ja,(r) = J(r,Hg,r), (6.3)
which is continuous and convex. In addition, the second derivative jgy(q)(r, r) does not depend on q and is
positive definite, i.e.,

35 @)(r 1) > rll3200) Vre L2 (R). (6.4)
This property will be important in the error analysis provided in Section 6.1.
We also define the discrete adjoint state P = P(Z) € V(Jy) as the solution to

ag(W,P) = (trqV —uq,troW)r2(0) VW € V(). (6.5)

We present the following result concerning the existence and uniqueness of the optimal control together with
the first order necessary and sufficient optimality conditions for the fully discrete optimal control problem.

Theorem 6.2 (Exi§tePce, uniqueness and optimality system). The fully discrete optimal control problem has
a unique solution (V,Z). The optimality system

V(Z) € V(Ty) solution of (6.1),

= P(Z) € V(Jy) solution of (6.5), (6.6)
€ Zaa(T), (trgP—i—’ﬁZ,Z Z)L2(_Q) >0 VZ € Zua(T),

N\ "U\ <

holds. These conditions are necessary and sufficient.

In the next subsection, we will provide an a priori error analysis for the fully discrete optimal control problem.
The analysis relies on the regularity properties of the optimal control ¥ derived in Propositions 4.3 and 4.4.
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6.1. A priori error analysis for the fully discrete scheme

In view of the results of Lemma 4.2 we conclude that to control the error z— Z, in the L?(£2)-norm, it suffices
to bound |[F — Z||12(). To accomplish this task, and in light of the limited regularity properties of both ¥
and trg p, we will consider the quasi-interpolation operator Iz due to Scott and Zhang [11,50]; we also refer
the reader to the one introduced by Clément in [21] and those in [18,25]. With this operator at hand, a simple
application of the triangle inequality yields

[F = Zl|2() S |F = Il 200) + 12T = Z| 120 (6.7)

6.1.1. A quasi-interpolation operator

Before proceeding to estimate the terms on the right hand side of (6.7), we briefly describe the quasi-
interpolation operator Iz: it is built on local averages and thus well-defined for functions in L'(£25) and
exhibits optimal approximation properties in both Sobolev and Hélder spaces. In view of the fact that the
aforementioned averaging process extends beyond nodes, as it is the case of Lagrange interpolation, it is thus
necessary to define, for K € .7, the star or discrete neighborhood

Sk ={K'e 7:K'NK #0}. (6.8)

Since .7 € Ty, and the family T, is shape regular, we thus have that

K|
max #8x < C(%),  max < C(%) (6.9)

where C(%) only depends on the shape regularity constant of .75. Denote by {¢. }.cq ) the global Lagrange
basis of the space

W(T)={W e C’(Rs): W|kx € P(K)VK € T},

and by {¢}}.ea(7) the global dual basis; see [26,43]. With these ingredients at hand, we thus define the
quasi-interpolation operator I : L'(27) — W(.7) by

Igv = Z (Vs 92)L2(55) P2

zeN(T)
where Sk is defined as in (6.8) and A((7) denotes the set of nodes of .7. We observe that, by construction, Iz is

invariant over W(.7), i.e. IgW =W for all W € W(.7). We shall make use of the following local interpolation
results (see [11,50] and also Prop. 3 of [43], Chap. 5). If, for & € (0,2), v € H°(§2), then

IV = IVl 2r) S W IIVllis (503 (6.10)

where K € .7 and the space H(£2) is defined as in Section 2.2. On the other hand, if, for e € (0,1), v € C%¢(£2),
then we have, for K € .7, the local error estimate

IV = Izl (i) S P |V]coe(si)- (6.11)

We comment that by modifying the averaging process for boundary nodes and defining a set of dual basis with
respect to an L2-scalar product over (n — 1)-subsimplices contained on 025 we obtain that I v has zero trace
if ve Wh(024) does; we, again, refer the reader to [11,50] for details.
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6.1.2. A priori error estimates

To estimate the terms that appear on the right hand side of (6.7), we consider a suitable partition of the
mesh .7 that is based on an assumption about the structure of the active sets [9,40]. We divide .7 in three
subsets, that contain the active cells, inactive cells and cells with kinks, and are defined, respectively, as follows:

T'={Kc 7 :¥l[g =aort|g = b}, (6.12)
T?={Kc T :a<t|g <b}, (6.13)
T3 =T\ (T'uT?). (6.14)

Notice that 73 is the set of cells of .7 that contain the free boundary between the active and the inactive
set. We assume the following condition on the mesh .7 and the optimal control ¥: there exists C' > 0, which is
independent of h g, such that
> K| < Chg. (6.15)
Ke7s
This assumption is valid, for instance, if the boundary of the sets {2’ € £2:7(2’) = a} and {2/ € 2 :7(a’) = b}
contain a finite number of rectifiable curves [40,41].
We now bound the first term on the right hand side of (6.7). In an effort to simplify the exposition of the
material, we define

%, s € (0, i],
2s, s€ (%,%),

_ 6.16

7 0, s=41, (6.16)
1, se(5,1),

where 6 < 1.

Lemma 6.3 (Interpolation estimate). Let {2 be a conver C? domain and A € CO1(02). If ug € L>=(2)NH (£2)
and a < 0 < b, then we have

1
_ _ 5+to
[F—I7F||20) Sh (6.17)

where o is defined as in (6.16), [ denotes the quasi-interpolation of Section 6.1.1, and the hidden constant is
independent of the continuous and discrete optimal variables and the mesh .

Proof. We begin by splitting the square of the error || — I 7| 2(p) into two contributions:
¥ = Lot 7200y = IF = L7Fl 3202y + IF = L7l 2200
we have extended I ¥ by zero to £2. The latter and the fact that ¥ € H{ (£2) (see Prop. 4.3) allow us to control,
in view of ([49], Lem. 5.2.3), the first term on the right hand side of the previous expression:
[r— Iﬂfuiz(n\ng) = HF||2L2(Q\99) S h49|F|§{1(n\ng)~ (6.18)

We now control the remaining term ||F — I 77| 12(p.,). Since ¥ € Hg(£2), an application of (6.10) yields
IF = L7720,y S P Tl7 (o) (6.19)

However, such an estimate can be improved, for s € (i, 1), by invoking the regularity results, on Sobolev and
Holder spaces, of Propositions 4.3 and 4.4, respectively. To accomplish this task, we follow [9,40] and invoke
the partition (6.12)-(6.14) of the mesh .7 to write

3

IF= It} ei0, =D O IF—IoPlfae =T+ T+1IL
=1 KeJi

We proceed to examine each term separately.
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Step 1. We start with the term I and distinguish the following cases.

(1.1) K € ' ¥|s, =a or F|s, = b. In this case, the local invariance of I guarantees that (f — I.7)|s, = 0.
Consequently ef := ||[F — I7F| p2(x) = 0.

(1.2) K € 7' Sg N.73 # (). We thus have the existence of K € .73 such that Sg N K # 0. Consequently, we
can bound ex as follows:

L _
e <|IF=Ig¥|r2s.) < ISgI2IIF— LTl p(sy)-

Thus, if s € (%, 1), we apply (6.11) and arrive at

> ek < D ISkllIF = 1ot~ sy S hFE G002y D 1Sk (6.20)
Keg? Kegs Kes
SK093#0

where we have used (4.8)—(4.9). Now, in view of the quasi-uniformity properties (6.9) and the assumption (6.15)

we conclude that the left hand side of (6.20) is bounded by ChlgzaHFH%O,a(m, which in turns imply that
1< OR300 0

We comment that, since the simplices K are chosen to be closed and ¥ € C(£2), the case K € .7 such that
Sk N 7240 and Sk N.73 = () can not occur.

Step 2. We estimate the term II. We consider the following cases.

(2.1) K € % a <¥|s, <b. We thus have that ¥|s, = —(1/9)trqp|s,. Then, F and trq p possess the same
regularity over Sk, which is dictated by Proposition 4.3: trqp € H*(§2), where k = min{l + 2s, 2}.
Consequently, an application of (6.10) yields

e =|Ir— 19r||2L2(K) S hE | tra pl %un(sky

(2.2) K € 7% Skg N 73 # (). We observe that the same arguments used in (6.20) allow us to conclude that

> k< D ISkIF = I E sy S AE P IFI 0.0 ()
Keg? Keos
SKI'L?S#@

We thus collect the derived estimates and conclude, for s € (i, 1), that

1S RS2 () + 0 Al )

upon realizing that £ > 1 + 0. We comment that the scenario K € .72 such that Sk N7 = and Sk NI # 0
can not occur.

We finally bound the term III. The estimate follows, again, the arguments used to obtain (6.20): for s € (,1)
we have that

< > |K|[F= TP 7w i) S W1 20.0 0 > IKIS h 27l 0.0 ()
KeTs3 KeTs

where we have used the regularity results of Proposition 4.4.
We then collect the derived estimates for the terms I, IT and IIT to obtain that

[r— Iﬂ?”%%rzy) SR

This, in view of the estimate (6.18), implies the desired estimate. O
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We now derive an instrumental result that will be important to estimate the second term on the right hand
side of (6.7). To accomplish this task, we introduce the following auxiliary problem:

Qe V(yy) : ag(W, Q) = (tl"Q’l_) — ud,trQW)Lz(Q) YW e V(yy), (6.21)
where © denotes the solution to problem (4.1) and V(.Zy) is defined as in (5.9).

Lemma 6.4 (Auxiliary estimate I). Let £2 be a conver C? domain and A € CO1(02). If ug € H'=%(02) and
a < 0 < b, then we have the estimate

ltre (5 — P(F) | 2(a) S Nog(#75) | (# Fp) =+ (D), (6.22)

where p = p(r) denotes the solution to (4.4) and the hidden constant is independent of the continuous and
discrete optimal variables and the mesh Jy.

Proof. We begin with a simple application of the triangle inequality to deduce that

[tra(p — P(V)[[L2(0) < ltra(@ — @)llL2(0) + [ tra(@ — P(7)) [ L2(2)- (6.23)

To bound the first term on the right hand side of the previous expression, we use the results of Theorem 5.7.
We thus arrive at

_ s _lts _
[ tra(p — Q)ll2() S [Nog(#Ty)[* (#Ty) 71 | tra 0 — uallm-+(o)-

We remark that, in view of the results of Proposition 4.3, the term || trq 0|[g1-+ () is uniformly bounded.
We now proceed to bound the second term on the right hand side of (6.23). To accomplish this task, we
invoke the trace estimate (2.6) and the stability of the problem that @ — P(F) solve to arrive at

[tra(@ — P(M)llz2(2) S IV(Q = PM)llL2@ye ) S [tra(@ = VI(F)[2(e)-

The remaining term is bounded by an application of Theorem 5.7. This yields

1tra(Q — P() | z2(2) < |1og(#T5) (#T5) 7 [Pl (ay;

the H'~*(£2)-norm of ¥ being uniformly bounded is a consequence of the fact that ¥ € Hg (£2); see Proposition 4.3.
Collecting the derived estimates, we arrive at (6.22) and conclude the proof. O

With the Lemma 6.4 at hand, we proceed to estimate the second term on the right hand side of (6.7).

Lemma 6.5 (Auxiliary estimate I1). Let 2 be a conver C? domain and A € CO1(Q). If ug € HL(2) NL>(£2)
and a < 0 < b, then we have

1
_ = 5+o
1177 = Zl r2(0) < |log(# T5)[**h3 (6.24)

where o is defined as in (6.16), [ denotes the quasi-interpolation of Section 6.1.1, and the hidden constant is
independent of the continuous and discrete optimal variables and the mesh .

Proof. We begin with an application of the coercivity property (6.4) of jg, . For an arbitrary q € L*(§2), we
have that

NIzt = Z| 7200y < i (QOUsT— Z, 157 = Z) = j'5 (I57) (157 — Z) — j'5(Z) 157 — Z). (6.25)

We now invoke the variational inequality of the optimality system (4.5) with r = Z € Z,q to derive that

0< (0= 2) = =] (V57 = 2) = (O ~ I57)
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On the other hand, by setting Z = Izt € Z,q(7) in the variational inequality of the discrete optimality
system (6.6), we arrive at B B
~j7 (Z) 177 = Z) <0.

In light of the previous two estimates, we proceed to control the right hand side of (6.25). In fact, we have
that

NIt = 2|22y < o (Uo7 (Lot = Z) = j' (D) L7T — Z) — j'(F) (7 — L77)
< [ Us0) It = Z) = 5, ()57 = 2)] + [, (U7 = 2)
— i (O Igr—2)| —j'(*)(r — [7¥) = 14+ 11 —IIL (6.26)
Then, it suffices to bound the terms I, IT and III. We proceed to examine each term separately.

First, the quadratic structure of jz implies the Lipschitz continuity of j/% This combined with the L2?(2)-
continuity of Hg, and the estimate (6.17) imply that

1| = 1%, (n(I7F =T, 177 — Z)|

= ’(HQN(IgF —7), HQN(IgF — Z))Lz(g) +I9I g7 -7, 157 — Z)LQ(Q) ’ (6.27)

SIMo? =izl 177 = Zll2(o) S 0521t = Zl|2a)-
We now control the term II. Invoking the definitions (4.3) and (6.3) of j and jz,, respectively, we write

11| = |(tra(P(r) = p), 177 = Z)r2()| < |Itra(P(F) = D)l 2) 1177 — Z| L2(a),
and then, by applying the result of Lemma 6.4, we obtain that
11| < [log(#Ty) **h 17T = Z|| 12(52)- (6.28)

We finally bound the term III. To accomplish this task, we write

IIT = j/(F)(F — Iy?)’w = (tmﬁ—i—ﬁ?,? — IyF)L2(_Q) = (trgﬁ—I—’ﬁF,?— I{?F)L?(Q\Qg) + Z HI(K).
Keo

We now notice that, since I5 is extended by zero to 2 and ¥,trq p € Ha(£2) (see Prop. 4.3), an application of
the results of ([49], Lem. 5.2.3) yields

|(tI‘Qﬁ + 19?,? — I{?F)L’Z(Q\Qyﬂ = |(tI‘Qﬁ + 19?, F)L2(Q\QL7)|
S hS ([l e + | tra Bl o) [Flm @\0.)- (6.29)

We now estimate each term III(K') depending on the location of the cell K € 7 with respect to the partition
of .7 defined by (6.12)—(6.14).

(1) K € 7! : In this situation, the cell K is active and thus, following the arguments developed in the proof of
Lemma 6.3, we distinguish two cases.
(1.1) K € ' ¥ls, = a or fls, = b. In this case, (f — I77)|s, = 0 and thus II[(K) = (trq p + JF,F —
IyF)L'z(Q) =0.
(1.2) K€ 7' SgN T3 #0, i.e. there exists K € 73 such that Sy N K # 0. Since K € Sg and K C Sk,
we derive the estimate

LK) < [K|[[trop + IF|| Lo (1) IF = LTIl oo (k)
< |[SgIltrap + 9| Loo (550) [IF = L7 ¥l Loo (k)
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Now, since K € 73, then there exists 2, € K such that (trgp + 9F)(z}) = 0. This, in view of
Proposition 4.4, the assumption (4.9), the quasi-uniform properties (6.9), and the definition of the
Holder-norm, implies

[ tra P+ 07| oo (s,0) = | tra P + 07 — (tra § + U7) (20) | Lo (54
< h%ll tra p 4 97| coo (579

On the other hand, in view of the results of Proposition 4.4, we apply (6.11) and obtain that ||r —
It Lo () S %G [IFllco.o(s)- Then,

Y HIK) S hZ | trap+ Fllcooa) - hZ [Flcoo@ D ISkl
Keg! Kegs
SkNT 3£
which, in light of (6.15), implies that .. 51 HI(K) < hit2e.

(2) K € 2 Since the cell K is inactive, the optimality condition of the system (4.5) immediately yields

(trq p 4 97)|xk = 0. Consequently, III(K) = 0.
(3) K € 73: The arguments are similar to the ones elaborated in the first step. We start with the estimate

LK) < |K|| trap + O7]| Lo (i) |[F — L7T]| Lo (k). Since K € T2, there exists xf, € K such that (trqp +

97)(x) = 0. This yields

[ trap + F|| Lo (k) S T |l trop + I| co.o (k)

On the other hand, we have that [f — Ig¥|p~x) < h%|flcor(sk). Consequently, HI(K) <
Wg Ygess K| S hF™.

Finally, we collect all the derived estimates for III(K) and invoke (6.29) to derive that

I Skl + Y [I(E)| S A (6.30)
Keg'ugs

Inserting the estimates (6.27), (6.28) and (6.30) in (6.26), we derive the desired inequality (6.24) upon realizing
that 14+ s > % + o for all s € (0,1). This concludes the proof. O

Theorem 6.6 (Fractional control problem: error estimate). Letz and Z be the optimal controls for the fractional
optimal control problem (1.2)~(1.4) and the fully discrete optimal control problem, respectively. If £2 is a convex
C? domain, A € COY(2), and ug € L°°(2) NH~%(£2), then
_ -1,
12— Zll12(0) S |log(#:7) 2 (# Ty) w1 (3,

where the hidden constant is independent of the continuous and discrete optimal variables and the mesh Ty .
The parameter o is defined as in (6.16).

Proof. We combine the exponential convergence result of Lemma 4.2 with, in view of (6.7), the estimates (6.17)
and (6.24) to arrive at

_ _ 1 o
12— ZllL2) < 2= Flraqe) + IF = Zlzage) S V27" + [log(# T ) [R5

A natural choice of 9 comes from equilibrating the two terms on the right hand side of the previous expression:
Y = |log(#Ty)|. This gives the desired estimate and concludes the proof. O
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Remark 6.7 (Error estimate for s € (0,1)). For s € (3,1), the estimate of Theorem 6.6 reads

12— Z|| 1200y S |log(#.Ty)| % (#.Ty) 70D

Since the family {7} is quasi-uniform, #.7 ~ M™ and #.7, ~ #.7 - M, we have that hy ~ (#7)" /" ~
(#,%f)_l/ (n+1) This implies that the previous estimate can be rewritten as

_ 3
12— Zl 200y < |log(#T5)**h 7,

which, up to the logarithmic term, corresponds to the well-known error estimate for first-degree approximation
of the optimal control [9,40]. In the particular case that s = 1/2, Theorem 6.6 provides a slightly deteriorated
error estimate:

_ -1 (1
2= Zlluaga) < |log(# 72 (#7577 (27,

for any 0 < 1. For s € (%, %), the result of Theorem 6.6 reads
S A 2s _—1(l+25)
12— Zl| 20y S [log(#7) |7 (# Ty) 70277,
while, for s € (0, 1], we have derived ||z — Z||r2(0) < |log(# )% (#7y) =l

7. NUMERICAL EXPERIMENTS

In this section, we conduct a series of numerical experiments that illustrate the performance of the fully
discrete scheme proposed in Section 6 and support our theoretical findings.

The implementation has been carried out within the MATLAB software library ¢FEM [16]. The stiffness
matrices of the discrete systems (6.1) and (6.5) are assembled exactly, and the respective forcing boundary
terms are computed by a quadrature formula which is exact for polynomials of degree 4. The resulting linear
system is solved by using the built-in direct solver of MATLAB. To solve the minimization problem, we use
the projected Broyden-Fletcher—Goldfrab-Shanno (BFGS) method. The optimization algorithm is terminated
when the £2-norm of the projected gradient is less than or equal to 1078,

To illustrate the error estimates of Theorem 6.6 we consider the following exact solution to the fractional
optimal control problem (1.2)-(1.4). Let n = 2,9 =1, 2 = (0,1)?, and A(z’) = 1 in (1.5). The eigenvalues and
eigenfunctions of the operator £ are given by:

Mot =72 (k2 +12),  ri(21,22) = sin(krzy) sin(lrxs), k1 € N.

To construct an exact solution, we consider the following modification of problem (1.3). Given s € (0, 1), the
forcing term f and the control z, the aforementioned modified problem reads: find u such that £°u = f 4+ z in
2 and u =0 on 9. If a = —0.5 and b = 0.5, and ug = (1 + VA3 ,) sin(27x1) sin(27x2), then we have that
u = sin(27x1) sin(27xe), p = —Isin(27wz1 ) sin(27xs), and

z = min {0.5, max {—0.5, —p/V}},
where f = A3 , sin(27z1) sin(27z2) — z. We notice that z € Hg(2) N C%*(£2) and p € H?(2) N Hy(£2) for all

the values of s € (0,1). We remark that under this regularity property of the optimal control, the arguments
developed in the proof of the estimates (6.17) and (6.24) guarantee the error estimate

_ _ 3
12 = Zl 220y < Nog(#T5)[** (# Ty) 70 .
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TABLE 1. Experimental errors for both, the fully discrete scheme studied in Section 6 (IP;-
scheme) and the Py-scheme proposed in [5]. Two different values of the parameter s are con-

sidered: 0.2 and 0.8.

#DOFs  Ey(P0;0.2)  E,(P1;02)  E,(Po;0.8) E,(P1;0.8)

432 0.147712126  0.131130828  0.1482301425  0.1470944750

3146 0.083305924  0.036668665  0.0840901319  0.0443202090
10496  0.058953277  0.020712242  0.0588454408  0.0241526956
25137 0.044253527 0.012937511  0.0441539905  0.0148381456
49348 0.035650434  0.008967500  0.0356800357  0.0101409325
85529  0.029769320  0.007334747  0.0297507072  0.0080907623
137376 0.025419044  0.005094037  0.0254259814  0.0056585074

7.1. Piecewise linear versus piecewise constant approximation

In this section we explore the advantages of the fully discrete scheme of Section 6 when solving the fractional
optimal control problem; we compare the performance of this scheme (P;-scheme) with that of the numer-
ical technique investigated in [5] that is based on piecewise constant approximation of the optimal control
(Pp-scheme). Table 1 show, for different meshes 7, the error E, in the control approximation due to the
P;-scheme and the Py-scheme. Two values of the parameter s are considered: s = 0.2 and s = 0.8. #DOFs
denotes the number of degrees of freedom of 7. It can be observed that, for a mesh .7, with # DOFs =
137376, the error obtained with the P;-scheme is almost an order in magnitude smaller than the corresponding
error due to the Pg-scheme of [5].

7.2. Computational convergence rates for s € (0,1)

In Figure 2, we show the the asymptotic relation

12— Z||r20) = (#Ty) "2

12— Z |20

s=10.2
.@ s=10.4

§§ s=0.6

Error

10° 10* 10°
Degrees of Freedom (DOF's)

FicURE 2. Computational rates of convergence for the fully discrete scheme proposed in
Section 6 on anisotropic meshes for n = 2 and s = 0.2, s = 0.4, s = 0.6 and s = 0.8. The
figure shows the decrease of the L?-norm of the error for the optimal control with respect to
# Ty In all the cases we recover the rate (#.7y) /2.



1498 E. OTAROLA

12— Zl| 20
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10° 10* 10°
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Ficure 3. Computational rates of convergence for the fully discrete scheme proposed in
Section 6 on anisotropic meshes for n = 2 and s = 0.1, s = 0.3, s = 0.5, s = 0.7 and
s = 0.9. The figure shows the decrease of the L?-norm of the error for the optimal control with
respect to #7y. In all the cases we recover the rate (#.7y)~1/2.

which illustrate the decay rate of our fully discrete scheme of Section 6 for n = 2 and all the choices of the
parameter s considered: s = 0.2, s = 0.4, s = 0.6, and s = 0.8. For s = 0.6 and s = 0.8, the presented results are
in agreement with the error estimate of Theorem 6.6. For s = 0.4 the results of Figure 2 present an experimental
convergence rate that is better than the one derived in Theorem 6.6. This is due to the fact, in this case, the
optimal variables z € H}(£2) NC%1(2) and p € H?(£2) N HE(£2); regularity properties that are not provided by
Lemma 3.4 and Theorem 3.7 for s € (0, %) Similar results are shown in Figure 3 for the following values of the
parameter s: s = 0.1, s =0.3, s = 0.5, s = 0.7 and s = 0.9.

Acknowledgements. The author would like to thank A.J. Salgado and P.R. Stinga for fruitful discussions regarding the
Holder regularity of linear problems involving fractional powers of elliptic operators in bounded domains and H. Antil
for the help provided with (FEM [16]. The author would also like to thank B. Vexler for providing some lecture notes
that inspired this article.

REFERENCES

[1] S. Abe and S. Thurner, Anomalous diffusion in view of Einstein’s 1905 theory of Brownian motion. Physica A 356 (2005)
403-407.

[2] M. Abramowitz and I.A. Stegun, Handbook of mathematical functions with formulas, graphs, and mathematical tables. Vol. 55
of National Bureau of Standards Applied Mathematics Series (1964).

[3] G Acosta and J.P. Borthagaray, A fractional Laplace equation: regularity of solutions and finite element approximations. STAM
J. Numer. Anal. 55 (2017) 472-495.

[4] M. Allen, E. Lindgren and A. Petrosyan, The two-phase fractional obstacle problem. SIAM J. Math. Anal. 47 (2015) 1879-1905.

[5] H. Antil and E. Otérola, A FEM for an optimal control problem of fractional powers of elliptic operators. STAM J. Control
Optim. 53 (2015) 3432-3456.

[6] H. Antil, E. Otdrola, and A.J. Salgado, A Space-Time Fractional Optimal Control Problem: Analysis and Discretization. STAM
J. Control Optim. 54 (2016) 1295-1328.

[7] T. M. Atanackovi¢, S. Pilipovié, B. Stankovi¢ and D. Zorica, Fractional calculus with applications in mechanics. Mechanical
Engineering and Solid Mechanics Series. ISTE, London. John Wiley & Sons, Inc., Hoboken, NJ (2014).

[8] B. Barrios, E. Colorado, A. de Pablo and U. Sanchez, On some critical problems for the fractional Laplacian operator. J.
Differ. Egs. 252 (2012) 6133-6162.



[9]
(10]
(11]
(12]
(13]
(14]
(15]
(16]
(17]
(18]
(19]
(20]

(21]
(22]

23]

[24]
23]

[26]
27]
28]
29]
(30]
(31]
(32]
(33]
(34]
(35]
(36]
(37]
(38]
(39]
[40]

[41]

OPTIMAL CONTROL OF FRACTIONAL OPERATORS 1499

R. Becker and B. Vexler, Optimal control of the convection-diffusion equation using stabilized finite element methods. Numer.
Math. 106 (2007) 349-367.

C. Brandle, E. Colorado, A. de Pablo and U. Sanchez, A concave-convex elliptic problem involving the fractional Laplacian.
Proc. R. Soc. Edinb., Sect. A 143 (2013) 39-T71.

S.C. Brenner and L.R. Scott, The mathematical theory of finite element methods. Vol. 15 of Texts in Applied Mathematics,
3rd edn. Springer, New York (2008).

L. Caffarelli and L. Silvestre, An extension problem related to the fractional Laplacian. Commun. Partial Differ. Eqs. 32
(2007) 1245-1260.

L. Caffarelli and A. Vasseur, Drift diffusion equations with fractional diffusion and the quasi-geostrophic equation. Ann. Math.
171 (2010) 1903-1930.

L.A. Caffarelli and P.R. Stinga, Fractional elliptic equations, Caccioppoli estimates and regularity. Ann. Inst. Henri Poincaré
Anal. Non Linéaire 33 (2016) 767-807.

A. Capella, J. Dévila, L. Dupaigne and Y. Sire, Regularity of radial extremal solutions for some non-local semilinear equations.
Commaun. Partial Differ. Egqs. 36 (2011) 1353-1384.

L Chen, ifem: an integrated finite element methods package in matlab. Technical report, Technical Report, University of
California at Irvine (2009).

W. Chen, A speculative study of 2/3-order fractional laplacian modeling of turbulence: Some thoughts and conjectures. Chaos
16 (2006) 1-11.

Z. Chen and R.H. Nochetto, Residual type a posteriori error estimates for elliptic obstacle problems. Numer. Math. 84 (2000)
527-548.

P.G. Ciarlet, The finite element method for elliptic problems. Vol. 4 of Studies in Mathematics and its Applications. North-
Holland Publishing Co., Amsterdam-New York-Oxford (1978).

P.G. Ciarlet, Basic error estimates for elliptic problems. In Vol. II of Handbook of numerical analysis, II. North-Holland,
Amsterdam (1991) 17-351.

P. Clément, Approximation by finite element functions using local regularization. RAIRO Anal. Numer. 9 (1975) 77-84.

M. D’Elia and M. Gunzburger, Optimal distributed control of nonlocal steady diffusion problems. SIAM J. Control Optim.
52 (2014) 243-273.

M. D’Elia and M. Gunzburger, Identification of the diffusion parameter in nonlocal steady diffusion problems. Appl. Math.
Optim. 73 (2016) 227-249.

J. Duoandikoetxea, Fourier analysis. American Mathematical Society (2001).

R.G. Durdn and A.L. Lombardi, Error estimates on anisotropic Q1 elements for functions in weighted Sobolev spaces. Math.
Comp. T4 (2005) 1679-1706.

A. Ern and J.-L. Guermond, Theory and practice of finite elements. Vol. 159 of Applied Mathematical Sciences. Springer-Verlag,
New York (2004).

E.B. Fabes, C.E. Kenig and R.P. Serapioni, The local regularity of solutions of degenerate elliptic equations. Commun. Partial
Differ. Eqs. 7 (1982) 77-116.

D Fujiwara, Concrete characterization of the domains of fractional powers of some elliptic differential operators of the second
order. Proc. Japan Acad. 43 (1967) 82-86.

P. Gatto and J.S. Hesthaven, Numerical approximation of the fractional Laplacian via hp-finite elements, with an application
to image denoising. J. Sci. Comput. 65 (2015) 249-270.

V. Gol’dshtein and A. Ukhlov, Weighted Sobolev spaces and embedding theorems. Trans. Amer. Math. Soc. 361 (2009)
3829-3850.

P. Grisvard, Elliptic problems in nonsmooth domains. Vol. 24 of Monographs and Studies in Mathematics. Pitman (Advanced
Publishing Program), Boston, MA (1985).

E. Herndndez and R. Rodriguez, Finite element approximation of spectral problems with Neumann boundary conditions on
curved domains. Math. Comp. 72 (2003) 1099-1115.

Y. Huang and A. Oberman, Numerical methods for the fractional laplacian: A finite difference-quadrature approach. STAM J.
Numer. Anal. 52 (2014) 3056-3084.

M. Ilic, F. Liu, I. Turner and V. Anh, Numerical approximation of a fractional-in-space diffusion equation. I. Fract. Calc. Appl.
Anal. 8 (2005) 323-341.

M. Ilic, F. Liu, I. Turner and V. Anh, Numerical approximation of a fractional-in-space diffusion equation. II. With nonhomo-
geneous boundary conditions. Fract. Cale. Appl. Anal. 9 (2006) 333-349.

R. Ishizuka, S.-H. Chong, and F. Hirata, An integral equation theory for inhomogeneous molecular fluids: the reference
interaction site model approach. J. Chem. Phys. 128 (2008) 034504.

A. Kufner and B. Opic, How to define reasonably weighted Sobolev spaces. Comment. Math. Univ. Carolin. 25 (1984) 537-554.
S.Z. Levendorskil, Pricing of the American put under Lévy processes. Int. J. Theor. Appl. Finance 7 (2004) 303-335.

J.-L. Lions and E. Magenes, Non-homogeneous boundary value problems and applications. In Vol. I. Springer-Verlag, New
York (1972).

D. Meidner and B. Vexler, A priori error estimates for space-time finite element discretization of parabolic optimal control
problems part ii: Problems with control constraints. SIAM J. Control Optim. 47 (2008) 1301-1329.

C. Meyer and A. Rosch, Superconvergence properties of optimal control problems. SIAM J. Control Optim. 43 (2004) 970-985.



1500 E. OTAROLA

[42]
[43]

[44]
(45]
[46]
[47]

(48]
[49]

(50]
51]
(52]
(53]

[54]
[55]

B. Muckenhoupt, Weighted norm inequalities for the Hardy maximal function. Trans. Amer. Math. Soc. 165 (1972) 207-226.
R.H. Nochetto, K.G. Siebert and A. Veeser, Theory of adaptive finite element methods: An introduction. Springer Berlin
Heidelberg (2009) 409-542.

R.H. Nochetto, E. Otarola and A.J. Salgado, A PDE approach to fractional diffusion in general domains: a priori error analysis.
Found. Comput. Math. 15 (2015) 733-791.

R.H. Nochetto, E. Otarola and A.J. Salgado, A PDE Approach to Space-Time Fractional Parabolic Problems. SIAM J. Numer.
Anal. 54 (2016) 848-873.

R.H. Nochetto, E. Otdrola and A.J. Salgado, Piecewise polynomial interpolation in Muckenhoupt weighted Sobolev spaces and
applications. Numer. Math. 132 (2016) 85-130.

R.H. Nochetto, T. von Petersdorff and C.-S. Zhang, A posteriori error analysis for a class of integral equations and variational
inequalities. Numer. Math. 116 (2010) 519-552.

E. Otérola, A PDE approach to numerical fractional diffusion. Ph.D. thesis, University of Maryland, College Park (2014).
P.A. Raviart and J.M. Thomas, Introduction & l’analyse numérique des équations aux dérivées partielles. Collection
Mathématiques Appliquées pour la Maitrise. Masson, Paris (1983).

L.R. Scott and S. Zhang, Finite element interpolation of nonsmooth functions satisfying boundary conditions. Math. Comp.
54 (1990) 483-493.

L. Silvestre, Regularity of the obstacle problem for a fractional power of the Laplace operator. Commun. Pure Appl. Math.
60 (2007) 67-112.

P.R. Stinga and J.L. Torrea, Extension problem and Harnack’s inequality for some fractional operators. Commun. Partial
Differ. Eqs. 35 (2010) 2092-2122.

F. Troltzsch, Optimal Control of Partial Differential Equations. AMS (2010).

B.O. Turesson, Nonlinear potential theory and weighted Sobolev spaces. Springer (2000).

Q. Yang, I. Turner, F. Liu and M. Ili¢, Novel numerical methods for solving the time-space fractional diffusion equation in two
dimensions. SIAM J. Sci. Comput. 33 (2011) 1159-1180.



	Introduction
	Notation and preliminaries
	Notation
	Fractional powers of a second order elliptic operator
	The Caffarelli--Silvestre extension problem

	The fractional and extended optimal control problems
	Regularity of the fractional optimal control

	The truncated optimal control problem
	A finite element method for the state equation
	A priori error analysis for fractional diffusion on curved domains

	A fully discrete scheme for the optimal control problem
	A priori error analysis for the fully discrete scheme
	A quasi-interpolation operator
	A priori error estimates


	Numerical experiments
	Piecewise linear versus piecewise constant approximation
	Computational convergence rates for s (0,1)

	References

